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E Extensions for the Current-Price Collateral Constraint

E.1 Real Production
E.1.1 A Simple Extension with Production

To incorporate a real side to the model, we allow households to supply labor at t = 2. House-
holds have linear utility over consumption, and have a convex disutility for supplying labor in the

intermediate period:
147

(vl )+

where [, is the amount of labor supplied by households at time t = 2.

Ut = E, (E.1)

There is a fringe of competitive firms of measure one, producing from the labor of households.

Firms use a decreasing returns to scale technology from labor, with productivity A:
Y, = Aly (E.2)

To bridge the gap between Main street and Wall street, I add a financial friction. Firms need to
pay a fraction 7y of wage bills in advance to workers, which require them to borrow from financial
intermediaries. In period 2, firms need to borrow f, = 7wyl from financial intermediaries. We
assume that the interest rate required by financial intermediaries to advance such funds depends

on the size of the loan according to:

1+q:2 (E3)

This innocuous trick allows the model to say away from corner solutions and preserve financial

amplification.! The set of budget constraint is now given by:

I dy <el (E.4)
cé +d; < eg +woly+di(1+11) + 7m0 (E.5)
At <eh+dy(1+1) (E.6)
for households, and:
1+ C(H) <di+e (E.7)
co+di(1+r)+ fo+gm <dy+ (zo+q2)H (E.8)
C3—|—d2(1—|—1’2) < zzm —|—f2(1—|—1’f) (E.9)

IRemember that financial amplification comes from the two-way feedback effect between the Stochastic discount factor
and the price fo the risky asset. A corner solution with respect to the borrowing of real firms would break this link.



for financial intermediaries. Household optimization then simply yields:
wy = vl (E.10)

It is also assumed for simplicity that loans made to firms cannot be used as collateral.? The specific
form assumed in (E.3) simplifies matter since funds allocated to firms verify the following identity:

2

J; = ey (E.11)

so that bankers” consumption and funds allowed to firms are proportional. Intuitively, when collat-

eral constraints are extremely tight, this forces financial intermediaries to cut back on consumption

and their traditional intermediary activities in the same way.®> Thus the amount of labor used for

production verifies:

1
m
H—di(1 H
= [2H-dlt ’11) +PHg (E.12)
YV (1 + 5)
which translates into a production level at time t = 2 of:
Ty

zoH —di(1+41r1) + pHqo

=4 'yv(l—k%)

(E.13)

Hence, a drop in the price of the risky asset g, directly impacts output, as well as a fall in financial
intermediaries’ net worth zp H — dq (1 + 7). Hence, looking at g, inside a crisis is a sufficient statistics

even in this extended model with real production.

E.1.2 Welfare Analysis with Real Production
The planner maximizes:

1+7
2

1+7

Wy = "EP(+ B | b —v + B%ch) + DYE;” (In(c1) + BIn(ca) + Bc3) (E.14)

where ®" and @’ are the Pareto weights attached to each group by the planner. I denote by V' and

V' the value functions of each group at time t = 2.

2A more complete formulation of the collateral constraint would be:

dy < ¢Hqo +1fr

whereby assuming that a fraction of the amount lent to firms can be recovered by depositors in the (non-equilibrium)
possibility of default. I am here analyzing the limiting case where ¢ — 0. The general case complexifies matters without
bringing any new intuition. Analytical derivations of the general case are thus relegated to Appendix E.1.3.
3Consumption is needed for the SDF to generate financial amplification: a risk-neutral valuation pricing kernel breaks the
feedback loop between the price of the asset and marginal utility. But one could think of ¢, as dividends or compensation.
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Leverage: We are interested in the derivatives of these value functions at time t = 2 with respect
to the amount of short-term debt (or savings) chosen at time ¢t = 1. Because funds allocated to firms
(the f») chosen optimally without a constraint (see equation E.11), an infinitesimal change in f, will
not have a first-order impact on the welfare of bankers:

dv?y

ag = PHOe =)+ pe — o (E.15)

For households, however, there is a new term coming from the expansion of bank lending to firms

in the real sector:

=1
dvh B oam d92 H —di(1471)+¢Hgp \ ™ dcy
Ve _ pH (Al — Al 492 A - 22 (E1
ddl (P (/\3 )\2) ddl -+ max 14 v (1 n %> VIO ddl ( 6)
—_——
=0 —0 when unconstrained

To understand why this second term is 0 when firms are unconstrained, notice that when firms are

able to perfectly maximize profits they hire an amount of labor corresponding to:
wAlST = w (E.17)
which iself implies, when combined with households first-order condition for labor/leisure:
w AT =y, (E.18)

Similarly, the derivative dc, /dd; is also 0 when financial intermediaries are unconstrained. To con-

clude, the planner’s optimality condition for short-term debt is given by:

0 = O"E;’ [(v — wAIST) ([5¢ng2 -1+ rl)ﬂ +
1

0
o {]El [A2] — ESP[Ay] — ESP [¢HK2$} } (E.19)
2
where v — a Al§~! plays the role of a “capacity wedge:” it measures how far firms are from their
tirst-best production level. When this wedge is negative (there is underemployment, since & < 1)
a reduction in the leverage of financial intermediaries is beneficial for households, since it will

increase the production of real goods in a crisis.

Collateral Asset Investment: The same analysis applies to the externalities created by investing
in H, keeping g1 fixed. Similarly, a supplementary term will appear because a marginal change in

H will cause a marginal change in ¢;, and thus a change in real output in a financial crisis. We thus



have, following the same derivations as just above, that the planner’s optimality condition for the

creation of collateral assets is given by:

0 = O"E;’ [(v — A5 (;34>H +22+ 4%72)]

Y {)\1011 — BEY [A2(22 + q2)] — BIES” [K ¢H <8q2 + Zﬁ) ] } (E.20)

Current Prices: The reversal externality, similar to the collateral externality, also enters in produc-

tion. The welfare effects of changing marginally equilibrium prices q; are given by:

. 392 9Q) 32 9Q)
W, = "ESP [(v—aAlz o) (/ngHag; a;)] +q>b{ﬁJE§P[ 2¢Hag2 aqS]} (E.21)

E.1.3 Pledgeable Private Sector Loans

The previous section assumed that loans f, could not be used as collateral by financial intermedi-

aries. Here, I look at the complete formulation of the collateral constraint, given by:

dy < ¢pHgo + ¢fr

whereby assuming that a fraction of the amount lent to firms can be recovered by depositors in
the (non-equilibrium) possibility of default. The first-order condition for loans to real firms is now
given by;

Ay = (1+7f) + K2t (E.22)

since lending to firms also expand the borrowing capacity of financial institutions vis-d-vis house-

holds. Since x; = A, — 1 as usual, this yields:

_ 1+ rf— P
- W (E.23)
fz —¥
-y 0
— & = f2 P (E.25)
. (5C2
_— f2 =T otoe v+ 90 (E.26)

where it is clear that the relation between c; and f, is not linear anymore. Using the budget con-

straint since financial intermediaries are constrained:
o+ fo =n2+¢Hqgo (E.27)
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562
C2+1—1/J—|—qbcz ny + ¢Hqy (E.28)
The fixed-point problem corresponding to financial amplification is now complexified by this addi-

tional non-linearity:

(5C2 .
o + m =1y + (l)H[]Q (E.29)
72 = BeaEa(z3] + ¢q2(1 — c2). (E.30)

As in Section 2.3, we can represent this equilibrium graphically. This is depicted in Figure 1. This
modification clearly amplifies financial amplification by making the budget constraint a convex
function instead of a linear one inside a crisis. The assumption made that ¢y — 0 in the previous
section were thus conservative in terms of spillovers from the banking sector to real production in

terms of welfare.
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Figure 1: Graphical Illustration of Equilibrium Determination at ¢ = 2 with pledgeable private
sector loans. The red line represents the budget constraint, and the blue line represents the pricing condition. The
right panel illustrates the phenomenon of financial amplification after a fall in net worth n,. The arrows indicate the
fixed-point problem that leads consumption to fall more than the size of the shock because of the tightening of the
collateral constraint.

E.2 Bailouts

Similarly to the baseline model in the main paper, the costs of bailouts are modeled in reduced-form
as:
b2

-5 (E.31)

g(b)



Outside of a financial crisis, there is no point in providing liquidity to financial intermediaries. In a

crisis, welfare at t = 2 with this collateral constraint becomes:*

Wsr =In(zH—di(1+r)+b+¢Hg) + B (IESP[Z3]H — ¢Haqo /B — b/ﬁ) —g(b). (E.32)

This leads to the following expression for the optimal bailout size:

b*(di,H,z2,Q03) =¢ (ad);\;z(dl,H, z2,Q03) — 1) . (E.33)
Intuitively, the optimal bailout size takes the same form as in the paper, but there will be an ad-
ditional effect because of financial amplification. By providing liquidity to the financial sector,
bailouts support asset prices and thus increase the borrowing capacity of the financial sector, an
effect present even in the rational benchmark.
The behavioral wedge of equation takes the exact same form in both cases of collateral con-
straints:

Bap = E1[A2(b*)] — B [A2(b")] (E.34)

Harginal utility during a crisis always depends on the level of bailouts b*. But if agents recog-
nize that bailouts will be determined optimally, according to equation (E.33), their expected bailout
size state-by-state will differ from the planner’s. The insight of the moral hazard consequences in
Appendix D are thus preserved here.

Similarly the insight about the interaction of endogenous sentiment and bailouts survives, since
it only requires the marginal welfare functions to be impacted by price extrapolation and bailouts in

the same way:

MWy .
u'(c1) = -y {adlz (dq,b"(d1, H,zo + Q2(gq1 — 90)), H, 22 + Qo (g1 — QO))} (E.35)
MWy .
q = E; {aH (d1,b"(d1, H,zo + (g1 — q0)), H,z2 + Q2 (q1 — IJO))} (E.36)

E.3 Monetary Policy

The only difference yields in the form of the reversal externality: changes in future sentiment now

impact welfare indirectly by changing asset prices. This leads to the following expression for mone-

tary policy:

AW, B dYy ddq dH

G oant oWV g W
—— —— ——

(i) (if) (if)

4The welfare of households is still irrelevant here since the loan is made at the market rate.




A dqy (ddy,,, | dH 42 40 diy
dqi dry <dQZWd+dQZWH) +  PE: [d03 dq, dr x¢H| (E.37)

(iv) (v)

F Heterogenous Beliefs

A fully general treatment of heterogeneity in beliefs inside the framework presented previously
lies outside the scope of this paper. I thus focus on a stylized version of heterogeneity where all
financial intermediaries are over-optimistic, but differ in their degree of over-optimism.” Financial

intermediaries are indexed by i € [0,1], and bank i holds a belief distortion of (), ;, with:
Oy =+ €2(2i - 1) (E1)

such that the most pessimistic bank is bank 0 with a bias of (2 — €, > 0, bank 1/2 holds an average
bias (), and bank t = 1 is the most optimistic with a bias of (), 4 €. Put simply, financial inter-
mediaries’ beliefs are distributed uniformly around a value of (). Furthermore, I assume that this
heterogeneity is common knowledge, and everyone agrees that there is no more heterogeneity in
beliefs at time t = 2 onwards, and that the social planner can only impose a uniform tax or leverage
limit (i.e., the planner imposes a uniform regulation). Last, I assume that the risky asset is in a fixed

supply H to focus on leverage decisions. I start, as usual, by backward induction.

Financial Intermediaries at t = 2 Financial intermediaries enter the period with heterogeneous
net worth 7, ; (coming from heterogeneous leverage and heterogeneous holdings of the risky asset),

and they hold homogeneous beliefs. Start with the following lemma:

Lemma 1. In a crisis equilibrium, financial intermediaries have the same consumption level at t = 2,

irrespective of the heterogeneity in net worth. This consumption level is given by:
1
Cr = /0 nz,idi + (PHE]Q (FZ)
and the price of the risky asset in equilibrium is implicitly defined by:
92 = BealBa[zs] + ¢q2(1 — &) (F3)

Proof. Anindividual bank’s optimality condition, in a crisis, for holding the risky asset is given by:

72 = Bea,iBalza] + ¢pq2(1 — ca,i) (F4)

5 Accordingly, the planner will use beliefs that are outside the convex combination of agents’ beliefs. See Brunnermeier,
Simsek and Xiong (2014) for an analysis of a welfare criterion with heterogeneous beliefs and when the planner does not
take a stand on whose belief is correct.



which is a linear function of ¢, ;, while all other variables are common to all agents. Thus, c;; = ¢3

for all i and j in [0, 1]. Integrating over gives:

1 1 1
Cr; = Ny + / my E5
/0 2,i /0 2 T ¢g2 | M2 (E5)

and by market clearing m,; = H, while ¢ ; = ¢> by what precedes. O

This lemma also implies that individual’s holdings of the risky asset are given by:
My = 221 (F.6)

Note that this means that financial intermediaries entering with higher net worth end up holding
less of the assets. This is because they need to borrow less: indeed, the level of borrowing of bank i in
equilibrium at t = 2is dy; = ¢m2,iq,. This level of consumption, however, is not what is expected
by agents since they believe that the realization of the dividend z, will be higher on average. In
other words, we have E;[A;] > Ej ;[A;] for all i.

Welfare Analysis at t = 1: Taking this into account, the social planner first-order condition is

given by:°
oz/i)\ — E5" [ — Ef” [pHR % | (E7)
, 1 M2 1 237, :
The utilitarian social planner can thus maximize welfare by imposing a uniform tax on leverage
equal to:
EST[Ag] - f (Ao + B5P | @ HRo 52 |
T = ; (FS)
Jo M

which is, again, showing the robustness of the formulation in Proposition 1. And here again, in-
tuitively, a leverage limit is robust to heterogeneity, whereas the tax is not. Since the planner’s
beliefs are outside the convex set of agents’ beliefs, the required leverage is below the decentralized
outcome for each financial intermediary, hence a leverage limit will be binding for every financial

intermediary, and will bring back this margin to the second-best.

Impact of Heterogeneity on the Optimal Tax: A natural question that arises is whether hetero-
geneity in beliefs has a detrimental effect on the behavioral wedge and the collateral externality.

Bank i with beliefs (), ; believes that the net worth of bank j in period t = 2 will be:

Eqi[ny;] = (2o + Qpi)myj — (1 +11)dy (F9)

6The aggregation made on the collateral externality part is made possible by the linearity of preferences at ¢t = 3, also
responsible for the fact that marginal utility is homogeneous at t = 2.
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and so it believes that the aggregate net worth of the financial system will be:
1 .
Eqiliia] = (22 + Qo) H — (14 71) /0 dy jdj (F.10)

but the fol dy,jdj is correct since I assumed that belief disagreement were common knowledge.
Hence the distribution of beliefs about aggregate net worth is uniformly distributed. It thus fol-
lows that the average belief about 7, is the same with and without heterogeneity;, if fol dy,jdj is kept
constant.

In which direction goes aggregate leverage, fol dq,jdj ? To understand what happens, consider
the simplified case where there is no risk, and agents cannot trade their endowment of the risky

asset at t = 1 (to prevent arbitrage). Then, (perceived) consumption smoothing implies that:
er+dii = (22+ i) H — (14 11)d1; + ¢HGa(C2) (F11)

which yields:
e1 + (2 =+ rl)dl,i = (Zz + QZ,Z’)H —+ (PHQz(C_z,i). (F12)

Aggregating over individuals, we get;
1 ) 1
e1+(2+r) /0 dydi = (z2+Mn)H + ¢H/() I]Q(lei)di (F13)

and hence fol dy ;di is implicitly defined by this relation since ¢, ; is a function of fol dy,;dj. This is to

be compared with the homogenous relation:
e+ (2 + rl)dl,i = (Zz + Oz)H + ¢Hq2(c_‘2). (F.14)

Inspecting equations (F.13) and (F.14) shows that the behavior of aggregate leverage is determined
by whether fol g2 is an increasing or decreasing function with respect to the heterogeneity of be-
liefs. The concavity of the price function (see Online Appendix Q.10) means that this is a decreasing
function, implying that heterogeneity causes lower aggregate leverage (the slightly more optimistic
financial intermediary takes on less additional leverage than what the pessimistic financial inter-
mediary subtracts). Since the optimal leverage target of the planner is unchanged by the presence
of heterogeneity, this heterogeneity reduces the gap between the aggregate decentralized solution

and the planner’s solution.

G Alternative Measures of Sentiment

I document the covariance between sentiment and financial intermediaries” health using six differ-

ent measures that are common in the literature:

11



1. The HY indicator of Greenwood and Hanson (2013);

2. The GZ credit spreads Gilchrist and Zakrajsek (2012);

3. The LTG measure from Bordalo, Gennaioli, La Porta and Shleifer (2020);
4. The PVS indicator of Pflueger, Siriwardane and Sunderam (2020);

5. The BW measure of sentiment of Baker and Wurgler (2007);

6. The CAPE ratio of Campbell and Shiller (1988).

1982 1984 1986 1988 1990 1992 1994 1996 1998 2000 2002 2004 2006 2008 2010 2012 2014 1972 1974 1976 1978 1980 1982 1984 1986 1988 1990 1992 1994 1996 1998 2000 2002 2004 2006 2008 2010

NBER Recession  emmmInverse of Capital Ratio =Y Share NBER Recession  =——mInverse of Capital Ratio = GZ Spreads

Figure 2: Time-series variation of A, and credit-market proxies for ()3. For the financial health of inter-
mediaries A, I rely on He et al. (2017) which computes an intermediary capital ratio. The inverse of this capital ration is
proportional to A, when agents have log-utility, as in this model. For ()3, I use the High-Yield share of issuance measure
of Greenwood and Hanson (2013) on the left panel and invert the credit-spread measure of Gilchrist and Zakrajsek (2012)
on the right panel.(credit spreads are high when sentiment is low, and vice-versa).

P & &L TS
1982 1984 1986 1988 1990 1992 1994 1996 1998 2000 2002 2004 2006 2008 2010 2012 2014 2016 2018 R R A R

NBER Recession  emmmelnverse of Capital Ratio  —eelTG NBER Recession  emmmlnverse of Capital Ratio  =meBW.

Figure 3: Time-series variation of A, and stock-market sentiment for ()3. For the financial health of
intermediaries A, I rely on He et al. (2017) which computes an intermediary capital ratio. For Q)3 on the left panel,
I use the Long Term Growth (LTG) measure of Bordalo et al. (2020). This is directly constructed from survey data by
aggregating stock market analysts’ expectations. For the right panel, I use the Baker-Wurgler index of sentiment of Baker
and Wurgler (2007).
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Figure 4: Time-series variation of A, and additional proxies for {)3. For the financial health of intermedi-
aries A, I rely on He et al. (2017) which computes an intermediary capital ratio. For the left panel for ()3, I use the Price
of Volative Stock (PVS) measure of Pflueger et al. (2020). For the right panel I use the the CAPE ratio of Campbell and
Shiller (1988).

H Additional Results for ()-Uncertainty

H.1 ()3-Uncertainty

This section extends the insights of Section 5 to the case where the uncertainty pertains to (3. I
start by studying the realization of only one state of the world, and complete the proof using the
linearity of expectations.

I assume that for a given realization of z;, the planner has a uniform distribution on sentiment

during a crisis:

w3 ~ U [Q3 — 00, Q3 + 00 (H.1)

The integral (denoted by L) used by the social planner to compute the marginal effect on welfare

on increasing leverage becomes:

—— (d1,H;q2,22,23 — Q3 — w3) dws (H.2)

L
a 20'0 —00 anz

Assume first that for all realisations of w3 the resulting equilibrium is a crisis one. This yields:

1 4o! 1
~ 200 /_m ny + ¢pH(z3 — Q3 — wB)d‘% (H.3)
1 o -
L= ~ Gon)oH [In(nz + pH(z3 — Q3 — w3))] Z) (H.4)

_ 1 ln(n2+¢H(Z3—Q3+(TQ))>

(2(7@)(PH ny + ¢H(z3 — 05— 0a)) (H.5)

This is a functions of the type:

13



1 K+ x
f(x)=In (K_x) (H.6)
And we can show that this is increasing in x, for x € [0, K]. Indeed, the derivative is given by:
/ (K> —x%)In (ﬁfi) +2Kx
f (X) = xZ(K — x)(K n x) (H7)

The denominator is clearly positive, but the denominator is indeterminate. Take the derivative of

the denominator:

d
dx

The denominator is thus increasing and its limit in 0 is 0. Hence, f is increasing on [0, K]. Accord-

(KZ—xz)ln<%> +2Kx:2xln<§+x> >0 (FL8)

— x —
ingly, L is increasing in 0q.
Left now is the same calculation when for some parts of the uncertainty set, the economy is

outside of a crisis. Following the same steps as before, this boils down to the study of, the time:

1 1
g(x)=_In (K_x) (H.9)
Where the derivative is now: ( )
X _In(A4
a—x K—x
g'(x) = o, (H.10)

And the derivative of the numerator is:

d x 1 x
= —nn( - H.11

dxa—x K—x) (a—x)2>0 ( )
Since ¢’(0") > 0, g is increasing. Thus the same result applies. This concludes the proof by linearity
of expectations: since this integral is increasing in g, all components of the expectations over all
future states of the world are increasing, and it then follows that the overall expectation is increasing

in g0.

H.2 Amplification with Price Extrapolation

So far the exercise was done assuming that sentiment was constant state-by-state in period t = 2.
Do the results change once we extend this to price-dependent biases? The answer lies in the shape
of the marginal welfare functions once sentiment moves with prices inside a crisis:

AW, Qs dgp

2 = Ay +rpH das s (H.12)

The question is whether this added part, which is simply the collateral externality, is adding or

retrenching convexity. With price extrapolation, we have:

14



dQ

=3y (H.13)

d&]z
So the only part left is the shape of Z—Zi. Fortunately, we showed in Section Q.10 that this is also
a convex function: see equations (Q.58) to (Q.63). Hence the marginal welfare function is more

convex, amplifying the need for preventive restrictions in the face of uncertainty.

H.3 ()-Uncertainty and Investment

So far, Proposition 10 was concerned about leverage restrictions. How is uncertainty changing the
uninternalized effects of investment in H? Assume that sentiment is exogenous.” The first order

condition becomes:

1 Yo 'o) 00 _ _ _
Alc’(H) = 27 / |:/ /\2(22 — Qz — wz)(ZZ — Qz — Wy + QQ(Zz — Qz — wz))da&] fz(Zz)ng.
UQ 0 —00
(H.14)
Fortunately, it is now straightforward to sign the derivative of this function given the previous
proofs. We know that Ay(z, — 0y — wy) is convex in w;. This is multiplied by a linear and positive
function of w; (the dividends), and then by the price realization at t = 2.

The price at t = 2 is given by:

72 = B(n2 + Mz [z5] ) Ea[z5] + ¢(1 — n2 — pMIE;[z5]) Ea[z3] (H.15)

Which is clearly linear in w; since net worth is linear in wy:

Ny = (Zz -0y — WQ)H — d1(1 + 7’1) (H.16)

Hence this function is convex in wy, which implies that the right-hand side of the first-order con-
dition is increasing in uncertainty. This time, however, this means that ¢/(H) in equilibrium needs
to be higher than in the decentralised equilibrium. Hence, uncertainty calls for increasing invest-
ment (or, in the case with large exuberance, less restrictions on investment). Intuitively, uncertainty
increases the SDF that prices the asset, meaning that more consumption should be shifted to the

future.

H.4 (-Uncertainty and Reversal Externality

How is sentiment uncertainty influencing the optimal conduct of monetary policy? The previous

derivations can help us answer that question. The reversal externality that monetary policy explic-

71 slightly abuse notations below by not writing Q3 for simplicity. This is harmless since we are fixing the first-order
condition of private agents and simply study whether the first-order condition of the social planner is increasing or
decreasing in 0.

15



itly targets is expressed as:

(H.17)

Rq = IEl |:K24)Hd(23dql:|

dfh d?’l

The only unknown part of this expression, from the perspective of period ¢t = 1, is the product
k2dQ)3/dq. Fortunately, we just showed that «; is a convex object with respect to sentiment uncer-
tainty. It then depends on the shape of ()3 /dg; with respect to sentiment uncertainty. For instance,
with price-extrapolation, x,d(23/dg1 = k& and so this object is still convex.

Thus, sentiment uncertainty with linear price-extrapolation increases the incentive for the cen-
tral bank to tighten interest rates when asset prices soar. To conclude, in times of heightened uncer-

tainty about (), or ()3, with price extrapolation, the central planner should:
1. Tighten leverage limits;

2. Relax LTV ratios;

3. Increase the interest rate.

I Infinite-Horizon Model

This section provides a simple infinite-horizon version of the model. It shows how the insights
derived in the main paper are not dependent on the 3-period structure assumed.

Financial intermediaries have a utility function given by:

oo
U =) B In(crys) (1)
i>0
While households have again linear-utility throughout:
NS ptri
uy = Zﬁt+lct+i (1.2)
i>0

I assume that the stock of assets H is fixed and given. It can only be held by intermediaries. The

budget constraint of financial intermediaries at t are:

ct+dia(+r1)+qh <di+ (ze +q)H (1.3)
di < QhEt[zi 1+ Q1] (1.4)

Where in equilibrium # = H. The first-order conditions, using the same notation for the Lagrange
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multipliers as in the core of the text, are thus given by:

1
1 I
n=1 15)
At = ﬁ(l + rt)IEt[)\t+1] + Kt (16)
Atqr = BE[A11(ze41 + Qi1 + Gig1)] + ¢xeBe[zr01 + Qppa] (L7)

I assume that the planner can impose a tax on borrowing, or a tax on the holdings of the risky asset.
Since H is fixed, this tax only purpose is to change the equilibrium price of the asset. Practically,
this policy can be implemented through monetary policy, as explored in Section 6, with spillovers

on inflation targeting. I focus on a simple asset tax here for simplicity.

One-Time Policy Intervention Start with the easiest case where the planner intervenes only once
and commits to never intervene again afterwards. Thus the equilibrium is the laissez-faire one
starting from t + 1. The planner chooses directly d; and g; at t, and takes as given the future values
of diyj and g4 ; that will be freely determined in equilibrium.

The social planner maximises:

Wi = In(ct) + BE: W1 (dr, gt)] (L8)

The first-order conditions of the social planner are given by:

o . thJr‘dl]t 1
0=Ar— BEi[Aria] — )_BTE [K pH—— = 19)
t — BEt[A¢1] ];:3 | Kei dqi1 dnggq
+o0 . dQyy
0— ZﬁtJrJIEt [KH]'(){;Hd{;ﬂ} (L.10)
t

j=0

The social planner is thus trying to manipulate two things: (i) how future sentiment will be affected
by future prices since a change in borrowing today impact prices tomorrow; and (ii) how future

sentiment will be affected by current prices.®

Discussion of Implementability Constraints The above analysis allowed the Social Planner to di-
rectly choose the asset price at t. This simplifies the analysis but at the same time lacks concreteness.
It is hard to imagine an infinite-horizon problem where the planner cannot realistically circumvent
the market determination of asset prices at each t.

A full analysis of the problem where the social planner chooses short-term debt on behalf of

private agents, and asset prices remain market-determined, is outside the scope of this paper. A

8The derivates effect dQj/dqs4q are assumed to be taking into account the full effects on (), for conciseness. For
example for (), it implicitly factors in how prices at ¢t + 1 directly impact sentiment at ¢ + 2, but also how the change
in ;41 changes g;42 and thus ();>. See Section 6.3 for an example on the 4-period model.
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few remarks can be made, nevertheless. Bianchi and Mendoza (2018) show that in a setup with
a current-price collateral constraint, the optimal policy crucially depends on whether the planner
has commitment or not. The intuition goes as follows: during a crisis, the planner would like to
promise lower future consumption. This changes the stochastic discount factor, and thus props up
asset prices, relaxing the borrowing constraint. This is however time-inconsistent: next period, it
will be sub-optimal for the planner to implement this low level of consumption.

Such an effect would also arise here in the case of endogenous sentiment: the planner would like
to prop up asset prices at t in order to prop up ()41 and relax the collateral constraint (again with
belief amplification replacing the traditional role of financial amplification). Note, however, that
the problem would be vastly more complicated: the consumption that the planner would promise
is not the one expected by private agents, since agents expect future consumption to depend on
their biased estimate of future dividends. But to prop up asset prices like suggested by Bianchi and
Mendoza (2018), it has to be that agents believe future consumption to be lower than under laissez-
faire, since it is private agents’ pricing condition that implements asset prices in equilibrium.

This also raises the more general question of policy in models where agents are behavioral.
In my baseline setup, agents should be surprised that the planner is intervening: the model does
not feature any externality from a rational perspective. There is thus the open question of what
agents believe about future policy (an issue I briefly touched upon in Section 6.4), and whether
agents should adapt in the face of recurrent intervention. These fascinating issues are left to future

research.

J Various Psychological Models of Asset Prices and ()-Correspondence

J.1 Diagnostic Expectations

Diagnostic expectations are a psychologically founded model of belief formation in light of new
data. It builds on the representativeness heuristic of Tversky and Kahneman (1983): agents over-
weight attributes of a class that are more frequent in that class than in a reference class. Bordalo,
Gennaioli and Shleifer (2018) apply this logic to belief formation about aggregate economic condi-

tion. Specifically, assume that the state of the world follows an AR(1) process:
zt = bzi_1 + € J.1)

with €; ~ N(0,02). By taking as a reference point the state where there is no news, Bordalo et al.

(2018) derive that the diagnostic distribution is also normal, with the same variance, but with mean:

E{[zr41] = B [ze14] + 0 (bze — bPz1) J2)
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where 6 is the parameter governing the representativeness bias. Diagnostic expectations are thus
nested as:
Or1 =106 (bZt - b22t71) J.3)

which is close to the reduced-form used in the core of the paper, Q11 = « (z; — z;_1). The difference
is that, for diagnostic expectations, what matters is not the per se movements in z, but the unexpected

component of these movements.

J.2 Internal Rationality

Adam and Marcet (2011) present a model where agents are not “externally rational:” they do not
know the true stochastic process for payoff relevant variables beyond their control, i.e. prices in my
setup. Adam, Marcet and Beutel (2017) apply this idea in an asset pricing framework, giving rise
to boom-bust cycles. Here I adapt their idea to my setup with some simplifying assumptions, and
show in which circumstances the results change.

Agents are rational regarding the distribution of z;, but they believe prices evolve according to:

gi+1 = gt + Bre1 + €111 J.4)

with €11 is a transitory shock and B;1 is a persistent component evolving as:

Bi+1 = Pt + V1. (J.5)

Furthermore, all innovations are jointly normal. Adam et al. (2017) show that under some con-
ditions, and when agents are using a steady-state precision, the filtering problem boils down to

expectations evolving as:

Eilgia] = (1 +8)(q: — gi—1) + (1 — &) Er—1[q4] J.6)

where g is the equivalent of a Kalman gain, function of the variances of the noise terms. To make
progress, I further assume that agents place a low conditional variance on this estimate, such that
I can study the limiting case where this point estimate is believed to be certain (i.e. there is no
risk for the price next period in agents” mind). I denote by §; this point estimate, such that agents’

optimization yields:
A
71 = PE1 L\j(zz + 672)] : J.7)

Equation (J.7) can be rewritten using the correct price used by the planner g:

A 8
01 = PE; L\j(zz +a2+ (G2 - 512))] : (J.8)
so an equivalent to the (), used throughout this paper is Q) = 4, — g,: a bias on expected prices
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that is positive (exuberance) when the forecasted value if above the realized value, and vice-versa.
How does this impact the welfare analysis? It crucially depends on the form of the collateral

constraint. If we stay in the benchmark case where the collateral constraint takes the form:
dy < pHIE; 23] J.9)

then it is clear that since agents are correct about the distribution of fundamentals, they will make
no mistake regarding their future net worth or the future borrowing capacity of the economy. Con-
sequently, the only margin that is distorted if the investment margin: agents are too optimistic
(pessimistic) regarding the payoffs of their investment, since they are too optimistic (pessimistic)
regarding the resale value of the asset they are creating. Thus, only the behavioral wedge for in-
vestment is non-zero in this case.

Importantly, there are no externalities anymore. Indeed, decisions during the boom will impact
time expectations of prices made at t = 2 but these expectations will not affect the tightness of
collateral constraints.

This discussion makes clear that for externalities to survive in this case, it is necessary to have
a collateral constraint that depends on prices (either current prices, or expected prices), whereas
biases on fundamentals impact welfare in a “robust” way. When the collateral constraint takes the
form:

dy < ¢Hy» (J.10)

then biases impact its tightness: when agents are over-pessimistic regarding future prices at t = 3,
that impacts the equilibrium value of g,.° In this case externalities survive. But notice that the sign

of the key derivative for the reversal externality is clearly ambiguous:

dQl  dgs <qu )
B8P —_(1- e R I 11
da  doy (1-g) a0, (J.11)

This is because sentiment is “sticky” with learning. If by reducing asset prices at t = 1, the planner

makes future agents more pessimistic in a financial crisis, that hurts welfare.

J.3 Overconfidence

In an early behavioral finance survey, De Bondt and Thaler (1995) stated that “perhaps the most
robust finding in the psychology of judgment is that people are overconfident.” Overconfidence
has been most widely used to explain large trading volume, by generating substantial disagree-
ment between investors Odean 1998. Because this paper is about aggregate over-optimism or over-

pessimism, I will focus in this section on the features of overconfidence that can generate momen-

9T am here slightly abusing notation, since strictly speaking there is no price at ¢ = 3. But claiming that there is no bias due
to internal rationality in the crisis period would only come from the simplifying assumption that the horizon is finite.
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tum and reversals.!’ The interested reader can find an exploration of how heterogeneous beliefs
among financial intermediaries impact the results in Appendix F.!!

Financial institutions have a prior over the distribution of dividends in period t = 2:
22 ~ N (po,05) (.12)

and receive a signal s = z, + € with:

e~ N(0,02). (J.13)

Overconfident financial intermediaries have a posterior of:

2

2o~ N | wo+ (s — po)

,—2, (7.14)
1+3%

S

2
_ %
2 ~2
0§ + 0

where 52 < 02, which means that overconfident agents believe that the signal has a higher precision

than in reality. This directly implies that the bias, relative to the social planner valuation, is given

by:
0 =03

O =
27 (B +02)(0F + 02

)‘70(5 — Ho) (J.15)

so that agents become exuberant after positive news (s > p): () > 0.

Notice how the variance of the two distributions are different with overconfidence. As such, the
results in Propositions 2 and 5 are not directly applicable. But a higher #? means that agents are
using a narrower distribution than the social planner. This is reminiscent of the results presented
in Section 5: intuitively, this will create an even larger gap between the two solutions since agents
will neglect left-tail and right-tail events. As shown in Proposition 10, this is calling for tighter

macroprudential regulation ex-ante.

J.4 Sticky Beliefs

While this paper is mostly concerned with investors that adjust their views too much in response
to information, there is also widespread evidence of investors adjusting their beliefs too little. A
recent example is the work of Bouchaud, Krueger, Landier and Thesmar (2019), where investors

form expectations according to:
1 (2] = (1= A)E] [z2] + AlEo[22] (J.16)

where E] is the rational time 1 expectations about the future dividend. When A = 0, expectations

are fully rational. When A > 0, expectations depend on past expectations. In terms of the notation

10See e.g. Daniel, Hirshleifer and Subrahmanyam (1998).
HCaballero and Simsek (2020a) focus on prudential policies with financial speculation, but in an environment with aggre-
gate demand — rather than pecuniary — externalities.
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of my paper, the bias can be expressed as:
E1lz2] = E5"[z2] + A (Eo[z2] — Ef[2]) (J.17)

so that
Oy = A (Eolz2] — Ef[z2]) - (J-18)

Agents are thus over-optimistic in period ¢t when the objective expected dividend is less than the

expectation agents held in period ¢ — 1. Expanding this expression recursively yields:
Oy = A (Ejz2] — Ei[z2]) + A, 7.19)

which naturally gives rise to a formulation close to the one stipulated in Assumption 7.

Finally, note that this formulation does not necessarily imply pessimism during booms, and
so calls for less aggressive macroprudential leverage limits. Indeed, agents are over-optimistic as
long as [Eg[zp] > E/[z2]. It thus suffices that agents should revise their expectations down to create
optimism. The three-period model is not suited to study this kind of dynamics, where a slowdown
in growth for example creates irrational exuberance. But the unravelling of sentiment along such a
cycle can be understood in the extended framework of Section 6.3. There, I showed that tightening

later in the cycle has ambiguous effects since it also makes agents more pessimistic during a crisis.

J.5 Inattention

Gabaix (2019) argues that “much of behavioral economics may reflect a form of inattention.” He
proposes a theory of over- and under-reaction that rests on agents anchoring on a default autocor-

relation parameter. Specifically, assume that the dividend process follows and AR(1) as in:

z11 = pzt + (1 — p)zo + €141 (J.20)

Because agents have to deal with too many such processes, they may not fully perceive each auto-

correlation, and instead use p; to make forecasts, with:

ps = mp + (1 —m)py J.21)

where p; is the average autocorrelation agents encounter. It is then straightforward to show that

the bias used in this paper becomes:

Q1 = (s — p) (2t — 20). (J.22)

Agents are thus overreacting when the autocorrelation parameter of the dividend process is less
than the anchor value, p,, since ps —p = (1 —m)(ps — p). When this is the case, agents make

forecasts thinking that the dividend process is more persistent than in reality, thus putting too much
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weight on recent data and not enough on the unconditional mean of the process. The opposite
happens when p > pj.

K The Mistakes of Rational Calibration

In Appendix C.2.2, I showed that the collateral externality of the behavioral model differ from the
rational counterfactual: sentiment creates two countervailing forces. First, entrenched pessimism
makes the asset price less sensitive to changes in net worth, reducing the size of the pecuniary ex-
ternality. Second, a change in net worth leads to a change in price because of financial amplification,
which itself can lead to alleviating pessimism, supporting asset prices. This makes the price more
sensitive to changes in net worth.

While it is entirely possible, given the presence of these two countervailing forces, that the in-
troduction of sentiment in this model does not tremendously change the size of the pecuniary ex-
ternalities, it can still imply large policy differences if the modeler uses the rational expectations
hypothesis during a calibration. To understand this, notice that the pecuniary externality is a struc-

tural object:
dq
BET” [(PszZJ (K.1)

and hence is not something that can be measured directly from the data. The pecuniary externality
corresponds to a counterfactual exercise, that asks the question “by how much would the price of
the collateral asset change if all financial intermediaries were to reduce their leverage exogenously
before the crisis happens?” Quantitatively answering this question thus requires a calibration de-
termining the value of each parameter, such as the strength of financial frictions ¢, that controls the
pecuniary externality.

One strategy used in the quantitative macroprudential literature, starting with the seminal work
of Bianchi (2011) or more recently by Herrefio and Rondén-Moreno (2020), calibrates the financial
friction parameter ¢ combining (i) the rational expectation hypothesis, and (ii) a targeted moment
on the probability or severity of financial crises.

To illustrate how behavioral forces might hinder this inference, I use a simplified version of the
model where the collateral term is ignored in the pricing equation, and without risk.!? I also assume
that the stock of collateral assets H is exogenously fixed to streamline the exposition. Assume that
we are aiming at calibrating our model such that a crisis provokes a price drop of X%. We can
work through the rational equilibrium conditions to link the targeted moment X to the collateral

parameter ¢ as:
1 HZ3
=1+ — K2
X * 2 —¢Hzz K2)

which directly implies that a smaller ¢ (more stringent financial frictions) is needed to match larger

12Note that, once again, the O)-formulation allows me to flexibly work with behavioral biases in a riskless environment.
Were one to decide to use a distorted probability measure instead, the task would prove to be more delicate.
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asset price crashes. But a smaller ¢ directly implies a weaker sensitivity of the price with respect to
net worth in period t = 2: ;
2 Z3

TZZ S (K.3)
Intuitively, if financial frictions become extremely stringent, the borrowing capacity of the economy
is at zero in period ¢ = 2, and a change in net worth does not change this fact. Hence pecuniary
externalities disappear when ¢ — 0. Calibrating the rational model to match more severe crises
therefore automatically reduces the quantitative size of the inefficiencies.

In a behavioral model, however, parts of asset price crashes are attributable to swings in sen-
timent, and not only to binding collateral constraints.!® This intuitively allows the calibration to
match the same severity of crisis X% but with a higher value for the parameter ¢, implicitly giving
pecuniary externalities a greater weight.

I graphically illustrate these calibration issues in the case where sentiment is given by (3,11 =
a(q¢ — gi—1), and I set go such that there is initially irrational exuberance (), > 0). The left panel of
Figure 5 presents the calibration step, and should be read from the y-axis to the x-axis. A modeler
selects the severity of crisis observed in the data X and infer the value of ¢. As we intuited earlier,
for a given X the value of ¢ is greater in the extrapolative model. The right panel of Figure 5 then
constructs the size of pecuniary externalities, by plugging the inferred value of X, read from the
x-axis to the y-axis.

The parameters are deliberately chosen to feature small differences in the size of the pecuniary
externality for a fixed ¢. This exercise shows that these slight discrepancies might hide large differ-
ences when calibrated to the same moments. As can be seen from Figure 5, calibrating the model to
X = 77% leads the rational model to estimate a pecuniary externality more than three times weaker

than in the extrapolative model.

L Multiple Equilibria

The analysis in the main paper as made under the assumption that the equilibrium was unique
at t = 2 (see footnote 32). When sentiment is exogenous, the uniqueness of the equilibrium is

straightforward to prove. It stems from the two equilibrium conditions:

g2 = Bc2lEp [23 + 03] + 4)(1 — C2)1E2[23 + 03] (L.1)
c» =2z20H — d1(1 + 1’1) + (PHIEZ[Z3 + 03] (L.2)

13Swings in sentiment are also needed to match other moments which are defining features of financial crises: typically
the behavior of credit spreads before crashes. Rational models with financial frictions, like Brunnermeier and Sannikov
(2014) and He and Krishnamurthy (2019), cannot simultaneously generate elevated probability of crisis with decreasing
credit spreads, a robust feature of the data (see Schularick and Taylor 2012 or Lépez-Salido, Stein and Zakrajsek 2017)
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Figure 5: Calibration and Size of Pecuniary Externalities in the Rational and Extrapolative Cases.
The behavioral bias is of the price extrapolation form, defined as Q11 = a(q¢ — g;—1)- 4o is chosen such that g9 < g to
feature initial exuberance.

The second condition (coming from the budget constraint) directly pins down the consumption in
equilibrium. This in turn directly pins down the asset price, and the equilibrium is unique.

This shows that multiple equilibria can arise only when sentiment depends on asset prices. This
creates a feedback effect between prices and consumption, which can be strong enough to generate
multiple equilibria. This is reminiscent of the literature on current-price collateral constraints: it
is well known that financial amplification can lead to a multiplicity (see Jeanne and Korinek 2019;
Schmitt-Grohé and Uribe 2021). Endogenous beliefs reintroduce this two-way feedback effect even
in the future-price collateral constraint.'*

With endogenous biases, the system of equation becomes:

72 = BealBa[z3 + Q3(q2)] + (1 — c2) Bz (z3 + 3(g2)] (L.3)
c2 =2zoH — di1(1+r1) + pHEz[z3 + Q3(q2)] (L.4)

which makes it clear that, as long as ()3 is strictly increasing in g, different equilibrium levels of
asset prices result in different equilibrium levels of consumption. The asset price determination is

given by:

92 = B (n2 + pHE:[z3 + (3(q2)]) E2[z53 + Q3(q2)]
+ ¢(1 — (n2 + pHE2[z3 + Q3(q2)]) ) Ea[z3 + Q3(g2)]  (L.5)

Depending on the shape of (3(42), an arbitrary number of equilibria are possible. I illustrate the
problem with a linear function:
Q3(42) = aq2 +x (L.6)

14Khorrami and Mendo (2021) explore in general how this two-way feedback creates self-fulfilling fluctuations.
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The price condition is now:

g2 = B (na + ¢HE;[z3 + aga + x]) Ez[z3 + ag2 + X]
+ ¢(1— (n2+ ¢HE[z3 + aga + x]))Ealzs + ag2 + x] (L.7)

This is a quadratic equation, hence will have at most two solutions. That means, however, that only
one of them will be stable: since the consumption equation is linear in ¢, dcy/dg, as computed
along the pricing equation is necessarily below the slope of the budget constraint on one of the two
equilibria. Figure 6 illustrates this instability. We can thus consider the case of unique equilibrium
when sentiment is linear in prices. How more complicated forms of biases interact with frictions to

create multiple equilibria is left for future work.
A
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Figure 6: Graphical Illustration of Equilibrium Determination at t = 2 with sentiment linear in
asset prices. The red line represents the budget constraint, and the blue line represents the pricing condition. The
black arrows represent a titonnement process that starts at a given price. This price yields a certain level of sentiment
and thus of consumption, which then gives rise to a different price, and so on. The right equilibrium is unstable, as the
tatonnement diverges to infinity on the right of the equilibrium, or converges to the stable equilibrium if the starting
point is on the left.

M Investment Microfoundations and LTV regulation

M.1 H as Housing

This section provides a concrete and simple example of microfoundations for the investment func-
tion, that highlights how LTV regulation impacts the model in practice.

There is a continuum of entrepreneurs, who are looking for funds to finance the construction
of houses. Entrepreneurs are denoted by j € [0, co]. Entrepreneurs are identical on all dimensions,
expect the cost of their project. In particular, all entrepreneurs have the same net worth A, and their

project is yielding the same stochastic payoffs Z; in periods t = 2 and t = 3. An entrepreneur j
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must invest a total of I; to complete its housing project. Entrepreneur j thus wants to raise [; — A of
outside funds, which financial intermediaries can provide.

Att =1, once they obtained the funds, entrepreneurs can shirk to get private benefits of B next
period. When entrepreneurs shirk, the housing project yields no payoff. Entrepreneurs are risk
neutral and have no time discounting, and will thus exert effort only when their payoffs z; from the
project are such that:

Eilz+723] > B (M.1)

How the aggregate payoff Z; is decomposed between z; and zj is irrelevant here: the particular
information and contracting frictions will give rise to an equilibrium z; for the financial intermedi-
aries, which are the payoffs are the risky asset that are used throughout the paper. The important
take-away of this microfoundation is that the payoff z; from project j does not depend on the amount
I; — A and so does not depend on j. Payoffs of an individual project are thus fixed irrespective of
the aggregate level of H.

Obviously, because of this specific structure, financial intermediaries will start by financing
projects with low j since it requires a lower investment amount, but pays the same payoff. The

cost of investing into H projects for the financial intermediary is thus:

c(H) = /0 (1 - A)dj (M.2)

which is strictly convex in H as long as Iy is strictly increasing in H.
How is LTV regulation entering this problem? The marginal entrepreneur financed by interme-
diaries is borrowing Iy — A, for a total value of investment of Iy. The loan-to-value ratio is thus

simply:

Igy— A
Iy

LTVy = (M.3)

which is strictly increasing in H again, as long as Iy is strictly increasing in H. Therefore, by re-
stricting LTV ratios to be below a certain amount, the regulator will forbid the financing of project
by entrepreneurs above a limit H. Setting an LTV regulation will directly control for the level of H
in equilibrium.

Finally, note that I took the example of housing construction to make the model palatable. But
a similar interpretation can be given about other types of activities financed by financial intermedi-
aries, such as C&l loans. In this case, the policy instrument would not be LTV ratio regulation but
rather “supervisory guidance:” the regulator would nudge intermediaries towards reducing their

activities, therefore controlling H exactly like in the housing example.
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M.2 H as Mortgage Loans

The collateral assets held by financial intermediaries can be interpreted as mortgage-backed securi-
ties, henceforth MBS. Collateralized mortgage obligations (CMO) and MBS still account for roughly
30% of the collateral assets used in repo markets (Securities and Exchange Commission 2021). Dur-
ing the 2007-2008 financial crisis, around 50% of Securities Lenders repo agreements were collat-
eralized by agency securities (Krishnamurthy, Nagel and Orlov 2014). In this section I provide a
simple model that microfounds this view, and show how LTV regulations are useful instruments
when it comes to regulating the quantity of MBS held by banks, and connect the behavioral bias ()

to behavioral biases directly on house prices.

Setup I make several simplifying assumptions in order to adapt these micro-foundations to the
baseline model presented in the paper, which I discuss at the end of this section. I draw on Brueck-
ner (2000) standard model of mortgage default. Mortgage borrowers have a default cost of C, and
a repayment of Z in the next period. If a mortgage borrower defaults on its loan, the financial
intermediary seizes the house. House prices P next period are distributed according to a density
function F(P).

The mortgage borrower optimally defaults when:

C<B-P M.4)
since P — B is housing equity. The expected payoff from the mortgage contract is thus:

B-C +o00
2= / Pf(P)dP+ [ Bf(P)dP. (M.5)

0 B—C
The point of MBS is to pool many mortgage. contracts together. Consider for example the case
where default costs are heterogenous (and unobserved by banks ex ante) and distributed uniformly
in [C,C]. For a given price P, assuming that there is enough heterogeneity such that there are

defaults and non-defaults for any P in the support of f(P), the average payoff of a mortgage contract

is thus:!® s c
- dC dC
P) = P— B—— M.6
(P)= [ Pemet [ Be—g (M.6)

which is simply equivalent to:

Z(P):P(B—P—Cgtg(C—BJrP) M)
o _ _ 2
() = BC Pg_ (CB P) MS)

Because a MBS pools many different mortgages, this is the exact payoff of an MBS for given re-

1SSpeciﬁcally, for any P such that f(P) # 0, wehave C<B—P < C.
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alization of P (by the law of large numbers).!® Although not immediately obvious, this payoff is

unambiguously increasing in house prices:

dz(P) _ 2(B

> 0. (M.9)

-P)-C
ip C-C
Behavioral Bias Consider now the case where a financial intermediary has a behavioral bias, and

believes that house prices will be P + w instead of P. Assume, to stay within our assumptions, that

the bias is such that there are still defaults as well as non-defaults expected in the pool:
C<B-P-w<(C <+ B-P-C<w<B-P-C (M.10)

The payoff of the MBS for a given price realization P becomes:

2w(B — P) — w?

z(P+w) =z(P) + e C

(M.11)

As can be seen from inspecting this equation, there is no directly relation between w and (). Indeed,
the size of the behavioral bias on the payoff depends on P, the underlying stochastic variable. The

implicit correspondence, for () to be constant, is that w varies with P and needs to verify:

w(P) = (B~ P) —\/(B~ P~ Q(C-C) (M.12)

But note that, to the first-order in the bias:

w(P) ~ Q(; — ¢ (M.13)

which means that when agents are over-optimistic, there are more optimistic regarding the left-tail

of the distribution than over the right-tail.

Discussion This model of mortgage loans was deliberately stylized in order to fit my baseline
framework of the core paper. In particular, I kept the payoffs of the loan (and of the housing
project in the previous section) constant even when H varies. In general, the risk premium asked
by the intermediary, as well as the payments specified in a mortgage contract or when funding
entrepreneurs, should depend on the characteristics of the borrower. A more general treatment of
these issues, for example following the model of mortgage contracts developed by Campbell and
Cocco (2015), is an interesting question left for future research. Second, when collateral assets are
loans, like in the MBS case, their payoff profile is generally flat in good times. This implies that
behavioral distortions will have different impacts depending on whether they apply to the left-tail

161n other words, MBS fully diversify the risk associated with stochastic default costs.
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or the right-tail of the distribution.!”

N General Intertemporal Elasticity of Substitution

The paper made two assumptions on the utility function form of financial intermediaries: (i) log-
utility in the first two periods, and (ii) linear utility in the last period. These assumptions were made
for tractability, and to avoid over-complicating expressions without bringing any new intuition.
In this section, I show that a model with a more general intertemporal elasticity of substitution
(henceforth IES) delivers the exact same insights.

The utility function of banks is now given by:

1-0 1-0 1—0c

b_ | 2 2 C3
u’ =1, 1—(7+‘31—(7+‘571—(7 (N.1)

where ¢ is the inverse of the IES. The equilibrium is now characterized by the Lagrange multiplier

on the collateral constraint, x, expressed as:

K = Ay — Ea[A3] (N.2)

where the marginal utility is now given by:

A= (N.3)

The pricing equation at t = 2 is thus now slightly more complicated than before:

92 = PEz Bi(zs + 03)] +¢ <1 —E Bj) E; [(z3 + Q3)] (N.4)

However, it should be clear by now that the uninternalized welfare effects take exactly the same
form I presented in Proposition 1 and 4. Why? The welfare of intermediaries at time t = 2 during a

crisis can be written as:

Wy = Bu (2 + ¢HEz[z3 + Q3(q2,q1)]) + B*u (Ea[z3]H — ¢HE; 23 + Q3(q2,91)]/ B) (N.5)

with u the CRRA utility function and ny = zoH — dq(1 + 1), while the Lagrangian corresponding

to bankers’ problem in period t = 1 is given by:

Ly = [u(cr) + E1Wa(na, H; q2,22)]] — A1[e1 + ¢(H) —di —eq] (N.6)

17See Davila and Walther (2021) for a related exploration of this issue.
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the first-order condition on borrowing still gives:

0Ly
odq

=AM —E; [)\2] (N.7)

where A; is the Lagrange multiplier on the budget constraint at time ¢. The social planner maximizes
the same function, but under its own expectations, and by also taking into account how a change in

dy impacts asset prices in period 2. This leads to the following first-order condition:

a/:SP 003 dqg, - d
SP Sp 3 024 amny
8d1 Al T IE [/\ ] 'BIEl [ (PH an anz} dd1

(N.8)

where the only difference is now that x; = Ay — Ex[A3] instead of A, — 1. Obviously, the same
algebra ensures that Proposition 4 is in the same way still valid.
It is less obvious to sign the derivative dg, /0, in this general case. But inside a financial crisis,

this sensitivity is unambiguously positive. Indeed, we have:

dcy o ng, qu B d ol
and d dQs d dQ)
3 3 492 3 ol
7611’[2 = 47H qu s (1 +7r 2) — dA3 =0 <¢Hq dqz(l + 7’2)) /\3 (N.10)

which implies that dA3 is of the sign as dg,. In other words, the IES value (whether it is above
or below 1) is irrelevant inside a crisis, because the amount of borrowing is fixed by the collateral

constraint. In the case of an exogenous behavioral bias, the price sensitivity can be written:

dqz = ‘BOdCZCé'flIEg[)Lg, (23 + 03)] — (PO'dCQ]Ez [/\3]]E2[(23 + 03)] (Nll)

which can be simplified as:

dgs = Bodcycd ! ((/3 — ¢)Ez[A3(z3 + Q3)] + 4’COU()\3,23)) (N.12)

dcy is obviously positive when the change is in net worth. Because of Assumption 1, the first term
in the parentheses is positive. The second term, however, is negative.!® While we can entertain
the possibility that the covariance is strongly negative, this is not robust to changes in the micro-
foundations of the collateral constraint. Indeed, if we assume that agents can default after observing
the realization in z3, the collateral constraint becomes of the form d, < ¢H minz3 and in this case

the price sensitivity is:

dgs = Podcycg ! (ﬁlEz[A3(z3 + )] — PEs[As] (minzs + 03)) (N.13)

18This could not happen in the linear utility at time ¢ = 3, since then A3 was a constant.
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which is unambiguously positive with Assumption 1. in this section, I thus only study the natural
case where dgp /dny > 0.1
This calculation was made with a fixed ()3, but is still valid with an endogenous bias. Indeed,

movements in ()3 only amplify this price sensitivity:

dqy = odeac] ™ ((ﬁ — ¢)Ea[A3(z3 + Q)] + 4’COU()\3f23)>

dAs

72+ 00)] = ¢E2 [ 2 [Bal(za + 02))

+d0; (mEz[i‘i] +¢(1 - ]Ez[ii])) (N.14)

+ (Bl 2

where dc; also incorporates how the price in g, impact ()3 and thus the borrowing capacity. There
is also a term (the second line) expressing how a change in sentiment brought by a change in asset
prices impact future marginal utility, A3. Under the same condition as before, this term is also
positive (similarly, it is only needed that ¢ is small enough, and this condition disappears under the
alternative collateral formulation involving the minimum payoff).

Using the same welfare function:
Wa = pu (2 + pHEz[z3 + Q3(q2, q1)]) + P2 (Ea[z3]H — ¢HEp(23 + Q3(42,41)]/8),  (N.15)

the general formulation in Proposition 4 is also still valid:

Wy = (.BIEfP [A2(z2 4 g2)] — /\Ml) + BE;” [M‘PHC;(;; <ZZZZz + %)] (N.16)
Here again, however, the sign of dq,/dH is harder to determine without the linearity of utility in
the ultimate period, since movements in H have effects on the future marginal utility. A first thing
to notice is that even if for some levels of IES, dgq,/dH becomes negative, that is still unlikely to
overturn the result that the collateral externality pushes towards under-investment. Indeed, as I
just showed the first term of the collateral externality dg,/dn, is positive. So dq>/dH needs to be
strongly negative to compensate for this effect. In other words, the linearity of utility at ¢ = 3 or
the log-utility at ¢+ = 2 are not directly responsible for this result: it is the assumption that zo > 0
(see Dévila and Korinek 2018 for examples where over-investment arises because dividends are
negative in bad states of the world).
But in general, for the same reason dq,/dn; is positive, this derivative will also be positive.
Intuitively, dg,/dH measures how an expansion of the borrowing capacity of financial intermedi-
aries impact the equilibrium asset price. If dq,/dn; is positive, we should expect the same thing

for dq> /dH: an increase in the borrowing capacity is similar to an increase in net worth during a

19D4vila and Korinek (2018) also assume that the price of capital assets is increasing in the net worth of the financial sector.
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financial crisis. Indeed, consider the case with an exogenous bias for intuition first (remember that

these derivatives are keeping the net worth constant):

dA ot
ﬁ - _U(PIEZ [23 + 03]2\2 > O (N.17)
E - U¢E2[Z3 + 03] (1 + 1’2)/\3” < 0 (N.].S)

so that it is clear that the stochastic discount factor (A3/A,) is increasing in H. The price sensitivity

can be expressed as always as:

[ A3

A
qu = ﬁIEQ |:d/\3(23 + Q3)j| — (PIEZ d)\
2 2

:| E, [(23 + 03)] (N.19)

which again will be negative only in the case where the covariance is strongly negative:

dgy = (B — qb)lEz[ i (z3+ Q3) +¢Cov(d£,23) (N.20)

And, once again, this is not robust to alternative collateral constraints like d, < ¢H min[z3 + Q3.

Lastly, this goes through with endogenous sentiment (as previously for net worth):

g2 = (B — 9)E2 |47 (22 + On)| + 9Could z0) +0 (b= 9B | 2] +0) v

where d /A\—i now also incorporates how changes in sentiment affect the SDE. Using dQ; = %%4g,, we

d
see that the sign of dg, is unchanged, movements in sentiment are simply amplifying theq;)revmus
sensitivity.

To conclude, the model with a general CRRA utility function across all three periods deliver
the same uninternalized welfare effects as in the baseline case. This generality comes at the cost of
greater complexity, without bringing anymore intuition. Derivatives are harder to express, and are
of the opposite sign as in the baseline case only in extreme situations, that are not robust to small
changes in the micro-foundations of the collateral constraint. Importantly, whether the IES is above
or below 1 is not the driving force behind the sign of these derivatives inside financial crises. This
is because inside a financial crises, there is no ambiguity that additional wealth will be allocated to

current consumption rather than future consumption, independent of ¢.

O Sophisticated Agents and Optimal Policy

This section provides results in the case where agents are sophisticated, and the social planner is
subject to the same biases as private agents. Specifically, private agents now realize that their future

selves will have a behavioral bias ()3, but are unaware that they are biased today. The planner holds
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the same beliefs.
Under these conditions, private agents and the planner are effectively maximizing the same

welfare function (inside a crisis for brevity):

W, = ﬁln ((Zz + Qz)H — dl(l + 7’1) + 4)H1E2[Z3 + Qg(ﬂ]z, 6]1)])
+ B* (Ba[z3]H — ¢HEz[z3 + Q3(q2,01)]/B)  (O.1)

This expression conceals the intuition for sophisticated agents. First, agents believe that dividends
are going to be at a level of z 4 (), thus are biased. They also take into account that their borrowing
capacity is going to be affected by ()3, and that this future bias can depend on asset prices Q3(g2, 1)-
But they also know that the payoff of the asset itself is going to be z3 and not z3 + ()3, hence the
unbiased expectation in last-period consumption. The amount of debt they need to repay at t =
3, however, depends on the bias since it corresponds to the maximum amount permitted by the
collateral constraint at t = 2, hence the z3 + )3(q2, 41) in the last position of this expression.

Since private agents and the planner are maximizing the same function, there are no behavioral
wedges anymore.”’ Nevertheless, there are still uninternalized welfare effects working through

sentiment and prices, exactly like pecuniary externalities:

dQs d
_ _mSP 3442
Wy = —E3 [chpH a2 dnJ (0.2)
dQs (d d
— BESP 3 (dg2, A
Wy = BE; [chpH a2 ( dnzz + dH)] (0.3)
dQ)
_ QRSP 3
W, = BE7 [chpH P ] (0.4)

While agents are aware that their leverage today will have a negative impact on asset prices which
itself can aggravate pessimism, they cannot take it into account in their maximization program since
private agents are infinitesimal. The same applies to their level of investment and the equilibrium
priceatt = 1.

This specific case exemplifies the robustness of my results. Even in a framework that does not
feature any externality in a rational benchmark, even by having sophisticated agents, and even by
having the planner sharing the same beliefs, these three externalities survive. Thus, even in this
extreme case should the planner have an additional instrument in order to tame asset prices. Note
that in this case, not only are equilibrium prices unbiased, they can even be lower than in a rational
counterfactual. Indeed, agents factor in their expectation that they will be over-pessimistic in a
crisis, which reduces g; since it worsens the severity of future crises. Finally note that, since there is

no behavioral wedge, this case unambiguously calls for investment subsidies, not restrictions.

20Recall that behavioral wedges were quantifying the difference in expectations in Propositions 1 and 4, which are now 0.

34



P State-Space Representation of Belief Distortions

The paper works with an analytically convenient formulation for belief distortions, where behav-

ioral biases are represented as a shifter in the pricing equation:
A2 .
f=Ey |50 (224 00t g)) (P1)

where (); is a constant. This definition might seem unconventional, since a large part of the behav-
ioral literature instead works with distortions in probability density: agents use a density 7t instead
of the objective density 71.2! This section presents the formal correspondence between the two con-
cepts. To this end, the relationship between endogenous objects and the state of world z; is made
explicit. In particular, the marginal utility of the financial sector at t = 2 is expressed as A;(z; (}(z))
to highlight how its equilibrium value depends on the realization of the state of the world, and of

the future behavioral bias at t = 2, which itself depends on the state of the world.

P1 Correspondence att =2

From 7 to (3: Behavioral agents set their expectations using a distorted probability density func-
tion 7t: ,
)T /23 ﬁg (Z3)d23 (PZ)

2

which implies that we can simply set ()3 such that:

Qs = / (7t(z3) — 71(23)) 23423 (P3)

This does not mean, however, that all results are the same whether we are using an (2 or a distorted
density. With a distorted density, the expressions for the first-order approximations for example
do not hold, and similarly the expressions for the collateral and reversal externalities. This is the

reason why working with this ()-formulation is convenient for welfare analysis.

From Q) to 7&:  Since we are summarizing an entire function with a single scalar, there are an infinite
number of ways to proceed. A convenient approach for exposition is to define z%' as the median of

the stochastic process, and distort the density with a constant factor above the median:

7a(zs) = Xq73(z3) if z3 > ¥ (P4)
3(23) = 3 -
(2 — X1)7T3(Z3) if zz < Z?

21 A5 in Bordalo et al. (2018), Caballero and Simsek (2020b) or Dévila and Walther (2021) among others.
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where Xj is defined as:

5 ZO;,) 713 (Zg)ngZg, — foz3 713 (Zg)Z3dZ3 + 03
X =" - (P5)
fzén m3(23)z3dz3 — [o° 73(23)23dz23

which is greater than 1 as long as ()3 > 0, which means that agents use a distorted density that
exaggerates the probability of being above the median z7'.

P2 Correspondence att =1

We now have to take into account the influence of the dependence of the SDF with respect to the

state of the world.

From 77 to (2: A rational agent, recognizing the future biases of agents, would set its expectation

of the discounted payoff of the asset as:

/ (A2(z2; O3(22))22 + 23 + Q3(22) ) M2(22)d22 (P.6)

where ()3 can possibly be defined with distorted probabilities as shown above. As such, if behav-
ioral agents discount the exact same payoffs state-by-state by use a distorted density 7t>, we can

implicitly define O, as®*:
[ (alz2 + 02:0) (22 + ) + 23) malz2)dza = [ (halz2is(z2))22 + 23 + Ds(z2)) Falz2)dz2 (P7)
From () to 7i:  Given (), behavioral agents set their expectations according to:
[ (a2 +02:0) (22 + ) + 25) ma(z2)dz2 (P3)

where 71, is the objective probability density function of dividends at t = 2. This expression makes
clear that agents do not take into account that their future selves might be subject to behavioral
biases, represented by the 0in Ay (zz + 0);0). I similarly use the median z4' to construct the distorted

probability measure correspondence:

7s(22) Xa73(22) if zp > 23! (P9)
3(22) = . .
(2—Xo)mm3(z2) ifzo <2

220), is uniquely defined as long as the discounted payoff of the asset is increasing in optimism, a natural condition we
shall assume.
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where X; is defined as:

o Jo (Ma(z2 4 Q2;0) (22 + Qo) + 23) 2 (22)dzp — 2 fOZEn (A2(z2; Q3(22) )22 + 23 + O3(22) ) 712(22)d22

Xo = i
? fz?(Az(Zz; 3 (Zz))Zz +z3 + 03(22))7‘[2(22)6122 — foz2 (/\2(22,‘ 03(22))22 +z3+ Q3 (Zz))TL’z (Zz)de
(P.10)

This exercise highlights two advantages of the () notation. First, it makes the handling of en-

dogenous variables (and their dependence, in expectations, to sentiment) more convenient. Second,
it can span a larger set of behavioral biases than the distorted density: while the range of values at-
tainable by the distorted density is restricted by the support of the exogenous process, there is no

such constraint when adding directly a location shifter to the dividend distribution.

Q Proofs and Derivations for the Current-Price Collateral Constraint

Q.1 Full expressions for Appendix C.1

This part provides the expressions of Section C.1 once the collateral pricing part is taken into ac-

count.

Fundamental Extrapolation: When Q3 = a(zp — z1) the price is determined by the quadratic

equation:

g2 = B(n2 + ¢Hqo) (Eaz3] + (22 — 21)) + ¢q2(1 — np — pHgp) Q1)

leading to the full expression:

(1 — Bp(Ez(z3] +a(z2 —z1)) — (1 — n2))

92 = 2H¢?
V(1 = Bo(Eaz] + a(z2 — 21)) — ¢(1 — 12))? + 4H$? By
+ SH 82 (Q2)
¢
the sensitivity of the price with respect to changes in net worth is given by:
dqga _ B(Ea|z3] + a(z2 — z1)) — P92 Q3)
dny  1— BpH(Ez[zs] + a(z2 — 21)) — ¢(1 — n2 — $*Hyp)
O
Price/Return Extrapolation: When Q3 = a(g2 — q1) the quadratic equation becomes:
92 = B(n2 + ¢Hqa) (B2 (23] + (92 — q1)) + pq2(1 — n2 — pHy) (Q4)
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leading to the full expression:

(1 — Bp(Ez[z5] —aqr1) — ¢(1 —n2))
2(H¢? — BHepua)

g2 = —

V(1= Bp(Ba[z3] — aq1) — (1 — n2))? 4 4pnaH(Ea (23] — aq) (9*Heu)

! 2(Hg? - pHgu) 22
and the price sensitivity:
dgy _ B(Ez(z5] — aq1) — ¢g2 Q6)
dny 1= BoH(Ex 23] — aqi) — ¢(1 = na — ¢*Hga) — B(n2 + pHgo)a
O
Q.2 Proof of Proposition 15
At time t = 2, the welfare of borrowers can be written as:
W ﬂh’l (ZzH—d1(1+7’1) +(PHQQ)+52 (IE[Z:;]H—(PH(]Q/IB) if22 > z" (Q 7)
2 = .
B (BE[z3|H + z,H — d1(1+11)) otherwise
while the Lagrangian corresponding to bankers” problem in period t = 1 is given by:
Ly = [u(cr) + E1Wa(no, H; g2, 22)]] — A1[e1 4+ c(H) —di —eq] (Q.8)
the first-order condition on borrowing gives:
0Ly,
le =M —IE; [/\2] (Q9)

The social planner maximizes the same function, but under its own expectations, and by also taking
into account how a change in d; impacts asset prices in period 2. This leads to the following first-

order condition:

ALY
odq

Hence simply by incorporating [E1[A;] we can express the total change in welfare as internalized

=M —E"[Ay] — B3P [ngKzgfé] (Q.10)

plus uninternalized effects:

aﬁg,ll) 92

3 M—Ei[A]  + Ei[A] —EpP[Ar] —EFF [quxzale] (Q.11)
| —
Internalized Uninternalized
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which proves Proposition 15. O

Q.3 Proof of Proposition 16

I compute the difference between A, expected by private agents and A, expected by the Planner state
by state z;. When both expect a realization z, not to produce a financial crisis, marginal utilities are
equalized to 1, so the difference disappears. For the rest there are two cases: either both marginal
utilities correspond to binding collateral constraints, either one agent expect the friction to bind and

the other not. The first case yields:

1 1
c2(z2+0,0)  c2(z2,03)

1 1
(Zz + Qz)H — dl(l + 1’1) + (PHqZ(Zz + O; 0) zoH — dl(l + 7’1) + (PHC]Q(Zz,‘ 03)

(Q12)

I take the first-order approximation around the REE A, = 1/(z0H — d1(1 + r1) + ¢Hg2(22;0)) =
1/¢2(22,0). It gives:

1 1 1
(Zz + Qz)H — dl(l + 1"1) + ¢Hq2(22 + O)y; 0) N Cz(Zz, 0) 02H+¢02‘%2
Cz(Zz,O)
OLH + qbﬂz%
= A (1 T T om0 (Q.13)
While the same algebra for the second part of equation (Q.12) yields similarly:
dqz
1 1 1 HO3 ==
_ a1+ B22)
zoH —di(14+11) + ¢Hga(z2;Q3)  ¢2(22,0) 9O H T2 c2(22,0)
CZ(Zzlo)
Taking the difference gives:
1 1 qu qu )
— = A3 [ HQ 120, - pH-=0O 15
Cz(Zz—i—Qz,O) C2(Zz,Q3) 2 < 2+(Pd1’12 2 (P d23 3 (Q )

Lastly we need to consider the cases where the social planner and private agents disagree about
the occurrence of a crisis for a given z,. Without loss of generality, I assume that private agents
are over-optimistic so for some range of states, [z* — dz,z*] they expect to be at c; = 1, while the
Planner expects the collateral constraint to be binding (where z* is the crisis cutoff in the RE case).
The size of the band is infinitesimal since, as can be seen in equations (32) and (33), the cutoff is only

moving because of (2, and ()3 which are small.
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The difference, integrated on the band, can be expressed through a triangle approximation:

g 1 _ dzm(z*) 1
/z*—dz (1 - CZ(ZZQB))> (@) = = <1 - M) (Q.16)

Because the difference between t = 1 and 1/c»(z* — dz, Q}), where Q)] is the bias at the cutoff, is

also infinitesimal, this term is negligible compared to the previous one.?’It thus follows that, to the

first order:

d d
By = QLESP [A% <H02 + 4’51:7;)] — pHIESP [ngd’z’j (Q.17)

O]

Q.4 Proof of Proposition 17

The asset price is determined in a crisis equilibrium by:

72 = B (n2+ ¢Hqz) Ezz + O3] + ¢pq2(1 — n2 — ¢Hga) (Q.18)

A total differential yields:

dqz = ﬁdﬂQIE[Zg, + 03] + IBCPquzlE[Z?, + 03] + ﬁ (1’12 + (PH[]Q) dQ);
+ ¢dq2(1 — ny — pHgz) + ¢pga(—dny — pHdgz)  (Q.19)

Because the variation in ()3 can only come from g, by assumption, rearranging gives:

dq BE[z3 + Q3] — ¢q2

_ (Q.20)
dny 11— BoHIE[z3 + Q3] + 2¢2Hg, — ﬁcz”fz%

Q.5 Collateral Externality Perturbation

We can perform a perturbation analysis around the REE equilibrium to gain intuition about how
the collateral externality is changed by sentiment. Let us elaborate on the difference with a social

planner that would entirely respect the beliefs of private agents. I develop the Taylor expansion of

23For completeness, its value can be approximated as:

2 1 oo (02— 903(2)) (14—4’%) —905(z")
/z*—dz (1 - m) 7(22)dzy ~ — (O — ¢Q3(27)) 5 t(z*)

), enters this equation because it parametrizes the value of dz, i.e. the size of the band where agents do not expect a
financial crisis but the planner does.
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the difference between the two expectations, where (dg;/dn;)° is the price sensitivity in the rational
world, and similarly x5 for the Lagrange multiplier (both are defined state-by-state).

d d d ¢
SP aqz2 | _ aqz | _ _ aq1
Ey [¢K2dn2} E; [¢K2dn2] = —FE, [(dm) Bd]

Q3 Z3 — (PC]Z
1+ 21
1 — 9H(Ex([23]) + ¢2Haz — 292 ( 1 — ¢H(Ea[z3]) + ¢2Haz — 252 )] @20

+ [E;

This expression shows that the difference is increasing when the behavioral wedge B; becomes
more negative. Future pessimism reduces this difference, while a higher sensitivity of future sen-
timent with respect to asset prices increases it. Finally, note that (), is not part of the second term
of this expansion. This is because, in my specific modeling framework with log utility, the price

sensitivity in the rational benchmark is constant with respect to net worth.

O
Q.6 Proof of Proposition 18
At time t = 2, the welfare of borrowers can be written as:
IBI]’I (ZzH — d1<1 + 7’1) + 4)Hq2) + 52 (IE[Zg,]H — (Pqu/ﬁ) if zp > z*
W, = (Q.22)
B (BE[z3]H + zoH — d1(1+11)) otherwise
while the Lagrangian corresponding to bankers” problem in period ¢ = 1 is given by:
Ly = [u(cr) + E1[Wa(n2, H; q2,22)]] — M[e1 + c(H) — di — e1] (Q23)
the first-order condition on investment yields:
L1
35H Ac (H) —E; [/\2(22 + s + qz(Zz + Qz))] (Q.24)

The social planner maximizes the same function, but under its own expectations, and by also taking
into account how a change in d; impacts asset prices in period 2 (recall that g1 is fixed by assump-

tion). This leads to the following first-order condition:

oLk , d d dga d
L = Juc (H) = BES [Aa(22 + 02)] — BT [rapH (q z+a7;)}—ﬁuzfp[ g o h]
(Q.25)

where the last part quantifies how a change in price today impacts the aggregate borrowing capacity
of the financial sector. In most models, this term is zero since dgq,/dg, = 0: there is no reason a

change in price today should directly change the price tomorrow. But in the case where sentiment
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)3, which enters the determination of prices at period 2, depends on past prices, this derivative is
not zero anymore.
Proposition 18 is then proved once we notice that q; = ¢/(H) in equilibrium, so that dq; /dH =
c"(H), while:
dﬂ]z dl/]Z dQ3

e e . Bl .26
dﬂ]l dﬂg dQ1 (Q )

which yields the final formula for the uninternalized effects of marginally increasing investment:

ALy
oH

= Mp—PBEi[ha(2+9)] +

Internalized

BE1[A2(z2 + 2)] — PET” [A2(22 + q2)] — BE]” [K ¢oH <aq2 + Z[ﬁ) ] - ﬁlEfP[ ¢H§g2 a(-,i])fc”(H)} '

Uninternalized

(Q.27)

Q.7 Proof of Proposition 19

I use the same notation as for the proof of Proposition 16, presented in Online Appendix Q.3. The

behavioral wedge for investment can consequently be expressed state-by-state as:
Br(z2) = [A2(0;3) (22 + 92(0;3) )] — [A2(2;0) (22 + Oz + 42(2; 0)] (Q.28)
As for leverage, it is sufficient to only look at states where the borrowing constraint binds both in

the expectation of the social planner and of private agents. To the first-order, we can write:

Bu(zz) = (12(0:00) 22 00) 2 +48)) + 25 (72 - 0 (14 921 Q29)

The part A»(0; Q3) — A2((p;0) exactly corresponds to the behavioral wedge for leverage state-by-
state, that we will denote by B;(z;) for conciseness. The behavioral wedge for investment can thus

be expressed as:

d d
Br(z2) = E5" [By(22) (22 + g5)] — QuES" [A; (1 + d‘f)] +IEp” [AZQ dqj (Q.30)
where p i
Bi(z2) = A2 [ HOp + ¢2 2 ) — pHOzA22T2. (Q31)
dnz dz Z3
O
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Q.8 Derivation of Equation C.20

I proceed as for the derivation of the price sensitivity to swings in sentiment, Proposition 17, as in
Online Appendix Q.4. I start from the equilibrium condition that links the asset price at time t = 2

to consumption through the collateral constraint:

72 = B (n2+ ¢Hqz) Ezz + O3] + ¢pq2(1 — n2 — ¢Hgo) (Q.32)

I then differentiate with respect to H, acknowledging that g, and ()3 will be modified as a result:

dqy = Bpq2dHE[z5 + Q] + BpHAq2E[z5 + Q] + B (n2 + ¢Hg2) dQs
+ ¢dqa(1 — n2 — pHg2) + ¢q2(—Pq2dH — pHdga) (Q.33)

Rearranging gives the desired result:

29
dgy PpgaEEa [z3 + Q3] — @3 - (Q.34)

dH 1 — BpH(Ea[z3 + Q3)) + 2¢2Hgo — Bey i

Q.9 Proof of Proposition 20

Using equation (Q.22), the derivative of total welfare with respect to changing asset prices at t = 1
is: 3 P
a);vll — BESP [quDHde] (Q35)
In most models, this term is zero since dq,/dg; = 0: there is no reason a change in price today
should directly change the price tomorrow. But in the case where sentiment ()3, which enters the
determination of prices at period 2, depends on past prices, this derivative is not zero anymore.

Proposition 20 is then proved once we notice that

A, _ dg d0s

e .36
dlh ng dﬂ]l (Q )
which yields the final formula for the welfare effects of marginally changing asset prices:
92 00
— BESP 942 0323
Wq - IB]El K2¢HaQ3 aql :| (Q37)
O
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Q.10 Proof of Proposition 10 for the Current-Price Collateral Constraint

As explained in the main text, the social planner’s optimality condition under the premises of

Proposition 10 can be expressed as:

, 1 o0 7 W,
wie) = 5o [ [ Gy Higa 22— On = ) den | folz2)dn @Q39)
—va

Key to this proposition is the shape of 0W, /dn, with respect to z. First recall that:

W2 _ ,Bln (ZzH—d1(1+T1) —|—(PHQQ) +‘Bz (IE[Z3]H—4)H6]2/,B) isz 2 z* (Q 39)
B (BE[z3]H + zH —d1(1+11)) otherwise
so that the first derivative is equal to:
dq, _ dqz - *
oW, _ [ B(1+9HIE) A — BoHIE ifz >z Q)
om B otherwise

which is constant outside of a crisis, as expected. More important is the behavior of this derivative

inside of crises, which can be rewritten:

B(1+9Hz:
i ( ) — BgpH d‘” if 5 > 2* (Q41)
ony ZzH—dl(l—i—i’l) + ¢Hqgy
or fOI' convenience: aW d
IV2 oy pHA — DI iz, > 27, (Q.42)
ai’lz dn ny

I use the following notation to simplify the exposition of the proof. First, the expectation over z, for

a given w; is denoted by:

—+o00
g(wy) = /0 aa);vz (d1, H; q2,20 — O — w3) f2(22)dz; (Q.43)

while the integral taken over the uncertainty band is:

+0q
G(O’Q) = 100 gz(a_w;)dZUz. (Q.44)

Given the continuity of 9V, /dn; (see equation Q.39) we can differentiate with respect to oq:

+00 +oo aWz
/ — —_
G B 2(70 / / anz (dv, H; 92,220 — Qo — w2) f2(22)dzodwr +
oo 9WY o W
/0 e 2 ——=(d1,H;q2,20 — Oy — 0q) fa(z2)dzz — /0 B 2 (d1,H;q2,20 — O +0q) f2(z2)dzy  (Q.45)
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which can be expressed in terms of the notation just defined above as:

-E0) 1 L (g(on) — g(~on) (Q46)

Before proceeding further, remember that the social planner optimally sets leverage such that:

u'(c1) = G(oq) (Q.47)

while the decentralized equilibrium is independent of 0. Thus, leverage restrictions will be in-
creasing in oq if and only if G is increasing in 0. This condition is then equivalent, using the

derivative just computed, to:

— _ +0q
8(0a) — g(=0vn) >/ g(w) 4. (Q48)
2 —00 20-0
Since 9V, /dn; is continuous in z and in w», and since w; is defined in the compact set [—oq, 0q], &
is continuous (by continuity of parametric integrals) and Fubini’s theorem implies that a sufficient
condition for G’(cq) > 0 is that®*:

+0q aWZ

(z2+0q) — %(zz - UQ)) > / —(z2+ wz)@ Vzy € supp(fa). (Q.49)

1 /oW,
( an —00 an 20’@

E ale
In other words, this condition requires that the average taken over a segment is below the average
of the two extreme points of this same segment.

Next, notice that any convex function satisfies this requirement. For a convex function ¢, Jensen’s
’ y q @,

inequality yields:
¢(toq — (1 —t)oa) < te(oa) + (1 —t)p(—0q) Vte[0,1]. (Q.50)
Now integrate this inequality over ¢ to get:
1 1 1
| ottea— (=)t < [ to(oa)dt+ [ (1= Hg(~on)dt. @51)

A change of variable t — (x — o)/ (20q) in the left-hand side thus yields:

oo g(x) ¢(cq) — ¢(—0q)
[ i < ; (Q.52)

which is exactly the relationship in equation (Q.49).
We now have to prove that d)V,/9n; is convex to end the proof of Proposition 10. Going back to

24(), does not need to appear in this condition since this inequality is required to hold for all z; in the support of the
definition, so equivalently for all z, — () also in the support.
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equation (Q.39), denote 0W, /dn, by W, ,,. Start with the derivative of marginal utility. We have:

d)\z H—i—ngd[h

and so: )
d /\2 2 dﬂ]z
—_— = H H 54
dz3 c2 < e 2> Q54
and notice that we will have the following for the derivative of consumption given the log-utility
assumption:
dcy sz d/\Z
=H H-—"= = .
de + ¢ de de (Q 55)
Turning now to the whole marginal welfare derivative:*
dWZ,n . d/\z dCz d[h dzlh
d22 de (P d22 d?’lz + (PH( ) dedi”lz ' (Q56)

Finally we can inspect the second derivative of W, , to sign it. Basic algebra yields:
A*Wa dqa d*qz | dc
— = — H H -—

iz [ 3 < e > +¢H dnzdzz] iz

1 dqa d*qa dqz d*qn
|: + ¢Hdi’12:| ¢Hd1’lzd22 |:H + (PH :| (P di’ldez

d>gn
+¢H(1—c) 52 (Q.57)
Inspecting the signs of the different terms, one can notice that co > 0, dgz/dny > 0, dca/dz; > 0,
and 1 — c; > 0 since we are in a financial crisis (or equivalently, x, > 0). This directly implies that
a sufficient condition (but far form necessary) for this second derivative to be positive (and hence
the function of interest convex) is that both d?q,/(dnydz;) < 0 and d3gy/ (dnpd?z;) > 0. We can
now conclude this proof by computing these two objects. First the second derivative of the price in

a financial crisis:2°

dq3

d
dnydzy _‘P qz ((1 — B¢HE[z3] + 2¢2Hq2) +2¢H(BE1[z3] — ¢Q2)> ) (Q.58)

and both terms inside the large parentheses are positive: they correspond to the denominator and

numerator of the sensitivity dg,/dn,. The coefficient of proportionality is positive since it corre-

25The behavior of A, would be enough to characterize how leverage should move with sentiment uncertainty if we were
to look at an infinitesimal agent. But the social planner takes pecuniary externalities into account, so we need to also
compute the derivatives of the pecuniary externalities.

26For the sake of brevity, ()3 is left ou of the expression as, by assumption, it is a constant. It thus only shifts the value of
E [z3] and that has no impact on the sign of these derivaties as long as Ej[z3] + Q3 > 0, which we always assume to be
the case.
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sponds to the square of the denominator of this exact same sensitivity. Hence we unambiguously

have:
da3

iz <0 (Q.59)

Now we are left with the the third derivative of the price function inside a financial crisis. Rather
than directly compute its expression — which is extremely involved — a possible short-cut is instead

to write the price sensitivity of the form:

dqga _ _ Bz — g2

This short notation implies that deriving this expression yields, using the computation just above:

dqa D(z2) + 2¢H(Bzs — ¢q2)

! —
b (z2) =~ e <0 (Q61)
which can be rewritten for convenience as:
OIE  dgy 20HDB(2,))
b/(zz) =142 =2 <0 (Q.62)

p &, D(z2)

since (Bz3 — ¢g2) /D? = b/ D. This eases the computation of the next derivative, yielding:

b/l _ (P% %D,(Zz) (P% 2 Hb
(Zz) - D(Zz) DZ(ZZ) - (PD(Zz) (P (22)+
P , o
¢D(Z2)2¢Hb(ZZ)D (ZZ) _¢D(Zz)2¢Hb (22) (Q~63)

and all terms are positive, since dq, /dz, > 0, d*qp/dz3 < 0, D'(z2) > 0 and b'(zp) < 0.7

Summing up, d?q2/(dnadz;) < 0 and d3qy/(dnad?z;) > 0. This implies that d*W,,,/dz5 is
a convex function. This leads to G’ being positive, thus the right-hand side of equation (Q.38)
to be increasing in 0. Since the optimality condition of private agents is independent of oq, this

equivalently means that optimal leverage restrictions are increasing in 0. This concludes the proof.
O

YIndeed, D'(z) « dq/dn > 0.
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